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Abstract 
Harmful algal blooms (HABs) event that causes enormous economic loss and health effect raises 
concerns among environmentalists. In this paper, a mathematical model of interaction between 
nutrient, toxin-producing phytoplankton (TPP), non-toxic phytoplankton (NTP), zooplankton, and 
toxic chemicals is proposed to study on how the process of these HABs occurred. The model of 
interaction is represented by Ordinary Differential Equations (ODEs) and stability analysis of the 
model is conducted. Several conditions for the system to be stable around trivial and interior 
equilibrium point are obtained. From the analysis, it is observed that under nutrient limitation, the 
amounts of toxic chemicals secreted out by the TPP are increased. As a result, NTP population and 
zooplankton population are affected by the situation. If this situation is prolonged, this will result in 
the extinction of both populations. Overall, this study shows that TPP release more toxic chemicals 
when the nutrient is limited and gives a better understanding on the occurrence of HABs event.  
Keywords: Stability analysis, harmful algal blooms, toxin-producing phytoplankton, nutrient 
limitation 
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INTRODUCTION 
In the marine ecosystem, there are two forms of plankton 
community which are plant and animal. Phytoplankton is plant forms 
of plankton community while zooplankton is an animal form of 
plankton which feeds on phytoplankton. Generally, phytoplankton can 
be divided into two, either it is toxin-producing phytoplankton (TPP) 
or non-toxic phytoplankton (NTP). Toxic chemicals released by TPP 
cause tremendous effect to the marine organism such as shellfish and 
fish where the toxic will accumulate in the filter feeder and cause food 
poisoning to the human [3,17]. Toxic chemicals that usually produced 
by TPP are okadaic acid (OA) and dinophysistoxin (DTX-1) [1]. Over 
time, the secretion of these toxic chemicals by TPP may result in 
harmful algal blooms which gives adverse effect to the marine 
ecosystem and human health. 
For microalgae, [2] concluded that the growth of competing algae 
can be controlled through the toxin production. [5] conducted a field 
study as well as analyzing mathematical model and claimed that the 
survival of weak competitors is enhanced by the toxin allelopathy. [4] 
have shown that TPP population can control the bloom of NTP. Some 
dinoflagellates-released toxin such as Alexandrium tamarense and 
Alexandrium fundyense decrease the production of toxin under 
deficient nitrogen condition while under phosphorus limited condition 
the dinoflagellates increase in production of toxin [6-8]. Besides, other 
studies have shown that dinoflagellates such as Procentrum lima and 
Dinophysis acuminate increase the production of toxin when there are 
limited nitrogen and phosphorus condition [9-11]. 
It is important to model on plankton communities especially on 
HAB and co-existence of species since it is lacking in the literature. 
Mathematical models can give better understanding of the interaction 
between the nutrient and plankton population. The complexity of an 
ecosystem response to variant conditions also can be recognized 
through the developed model with ordinary differential equations. 
Several mathematical models that described these methods were 
recently developed [4-5,12,18-21]. In this paper, the developed model 
is modified from [4] model where the model study the effect of nutrient 
limitation on toxic production. However, the model does not include 
and study the interaction of the developed model with zooplankton 
population. Therefore, our concern is to include the zooplankton 
population into the model system and investigate the interaction of 
zooplankton in the system. 
The flow of this paper is as follows: Section 2 presents the model; 
Section 3 shows all the conditions for the existence of the equilibrium 
points in natural phenomena; Section 4 analyzes the local stability of 
each equilibrium points and the analysis is implemented using 
Mathematica software; Section 5 presents the numerical simulations of 
the developed model; Section 6 discusses on the result obtained; and 
finally, Section 7 concludes this paper. 
MATHEMATICAL MODEL 
This model system is comprised of five ordinary differential 
equations which are concentration of nutrient levels N(t), TPP 
populations P1(t), NTP populations P2(t), zooplankton populations 
P3(t), and toxin concentration Z(t) present at time t. Let A be the 
constant rate of nutrient flows into the system while d is the rate of 
nutrient loss from the system. Assumptions are made in which all the 
parameter values are defined as follows:  
m1 = maximum nutrient uptake rates for TPP 
m2 = maximum nutrient uptake rates for NTP 
a = mortality rates of zooplankton due to toxin 
a 1 = the half saturation constant 
a 2 = the half saturation constant 
r1  = mortality rates of NTP due to toxin 
RESEARCH ARTICLE 
Yussof et al. / Malaysian Journal of Fundamental and Applied Sciences Vol. 16, No. 1 (2020) 109-114
110 
r2 = mortality rates of zooplankton due to toxin 
k = toxic production rate 
k1 = conversion factor from TPP to zooplankton 
k2 = conversion factor from NTP to zooplankton 
δ = natural death rate of TPP 
γ = natural death rate of NTP 
θ = toxic washout rate 
β1         = maximum zooplankton ingestion rate on TPP 
β2         = maximum zooplankton ingestion rate on NTP 
ε    = natural death rate of zooplankton 
• Michaelis-Menten functions
Na
N
+1
  and 
Na
N
+2
  are 
used to model the nutrient uptake for growth of TPP and 
NTP, respectively, in order to illustrate that nutrient 
concentration level influences the phytoplankton nutrient 
uptake rate [15]. For growth and nutrient-limited uptake, the 
equations involved follow the standard representation form 
[16]. 
• The functional response of zooplankton that feeds on TPP
and NTP is described by the law of predation of Holling type-
II [13,14].
• The amount of toxic chemicals released by TPP are higher
when the concentration of nutrient becomes limited.
Therefore, this phenomenon is described by a monotonic
decreasing function of nutrient, 
Na
kP
+
1 .
• Toxic chemicals released by TPP gives adverse effect to the
existence of NTP and zooplankton population where the toxic
chemicals caused the population die.
The model suggested in this work is as follows: 
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System (1) is subject to the following initial conditions: 
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Existence of equilibrium points 
The system (1) possesses the following equilibrium points: 
• The plankton and toxin free equilibrium E1=(N(1),0,0,0,0)
always exists if
d
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Local stability analysis of equilibrium points 
A system is locally asymptotically stable if all the solutions 
approaching the equilibrium points as  →∝t . The local stability of 
the equilibrium points is investigated by finding the eigenvalues of the 
associated Jacobian matrices at system (1).   
The Jacobian matrix at E1=(N(1),0,0,0,0) is 
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The equilibrium point E1 is locally asymptotically stable if the 
condition along with the following conditions are satisfied: 
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Biological interpretation 
If the respective maximal growth rates 
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2
)1(
2
Na
Nm
+
of TPP and NTP populations are less than their respective 
corresponding natural removal rates (δ and γ) and the amount of 
nutrient is stabilized at N(1), both TPP and NTP populations will 
undergo extinction. 
The Jacobian matrix at E2=(N(2), P1(2), 0, 0, Z(2)) is 
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Since all the eigenvalues have negative real parts, then the equilibrium 
point E2 is locally asymptotically stable if the existence condition 
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When the amount of nutrient and toxic chemicals are stabilized at 
N(2) and Z(2),respectively, NTP and zooplankton populations become 
extinct if their maximal growth rates 
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A system is stable if all the eigenvalues are negative real parts. 
Thus, by following Routh-Hurwitz criterion, all the eigenvalues must 
satisfy the following conditions: 
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Biological interpretation 
If all the roots satisfy the above conditions, then the equilibrium point 
of E* is stable, which indicates that there is no occurrence of HABs. 
NUMERICAL SIMULATIONS 
In this section, numerical simulations for system (1) is performed 
to study the dynamical behavior of the system. By varying the 
parameter value of A, and the other values of parameter are as shown 
in Table 1. The simulation results are obtained and it is observed that, 
system (1) has an equilibrium point at E*= (N*, P1*, P2*, P3*, Z*) as 
shown in Figure 1 when the parameter value is A=1.0. 
Table 1  Parameter values used in numerical analysis. 
Name Description Values 
d Amount of nutrient loss 0.1 
a1 Half saturation constant 0.07 
a2 Half saturation constant 0.2 
m1 Uptake rate of TPP 1.0 
m2 Uptake rate of NTP 0.7 
k Toxin production rate 0.07 
k1 Conversion rate of TPP 0.01 
k2 Conversion rate of NTP 0.01 
r1 Mortality rate of NTP due to toxin 0.8 
r2 Mortality rate of zooplankton due to toxin 0.8 
ε Per capita natural death rate of zooplankton 0.02 
β1 Maximum zooplankton ingestion rate on TPP 0.01 
β2 Maximum zooplankton ingestion rate on NTP 0.02 
θ Washout rate of toxin 0.8 
γ Per capita natural death rate of NTP 0.01 
δ Per capita natural death rate of TPP 0.5 
If the parameter value is A=1.5 and the other values of parameter 
are as shown in Table 1, hence system (1) has an equilibrium point at 
E1=(N(1), 0,0,0,0) as shown in Figure 2. Next, if we consider parameter 
value of A=0.5 and the other values of parameter are as shown in Table 
1, then system (1) has an equilibrium point at E2=(N(2), P1(2), 0, 0, Z(2)) 
as shown in Figure 3. Table 1 shows the parameter values used in this 
model [4]. 
a) Nutrient.
b) Toxic phytoplankton, non-toxic phytoplankton, and zooplankton. 
c) Toxic chemicals.
Figure 1 From (a-e), the solution goes to components E2=(N*, P1*, P2*, 
P3*,Z*) when the parameter value is  0.1=A . 
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a) Nutrient
b) Toxic phytoplankton, non-toxic phytoplankton, and
zooplankton.
c) Toxic chemicals.
Figure 2 From (a-e), the solution goes to components E1=(N(1), 0,0,0,0)
where the parameter value is A = 1.5.  
a) Nutrient
b) Toxic phytoplankton, non-toxic phytoplankton, and
zooplankton.
c) Toxic chemicals.
Figure 3 From (a-e), the solution goes to components E2=(N(2), P1(2), 0, 
0, Z(2)) where the parameter value is A = 0.5.  
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DISCUSSION 
In Figure 1, the solution is asymptotically stable at component 
E2=(N*, P1*, P2*, P3*, Z*) where the parameter value is A=1.0. In this situation, HAB does not occur as all the variables exist in the ecosystem 
and the system is balance. Next, in Figure 2, it can be seen that, when 
the parameter value of A=1.5, the solution goes to components 
E1=(N(1),0,0,0,0) where in this situation, only nutrient is present in the 
water. Therefore, HAB will not occur in this context.  
In Figure 3, when the parameter value is A=0.5, the solution is 
asymptotically stable at components E*=(N*,P1*,0,0,Z*).From the 
graph, it can be seen that when the nutrient is limited, TPP produces 
more toxic chemicals and there is no significant change when the 
nutrient is sufficient. This shows that the environmental stress forced 
the TPP to produce more toxic chemicals. As the amount of toxic 
chemicals increase in the water, concentrations of NTP and 
zooplankton drop tremendously. Hence, it shows that HAB caused 
other population to die due to the effects of toxic chemicals by TPP in 
the water. 
CONCLUSION 
The results obtained demonstrate that when the nutrient is limited, 
TPP releases more toxic chemicals. This is due to the environmental 
stress faced by the TPP population since the nutrient is limited forcing 
them to release more toxic chemicals. When toxic chemicals 
concentration is higher in the water, this situation affects the co-
existence of NTP and zooplankton populations. Toxic chemicals 
produced by TPP population will harm the NTP and zooplankton 
populations, causing these populations to cease. Elimination of 
zooplankton population as the grazer in the system results in ecosystem 
imbalance, thus allowing the TPP population to dominate the 
ecosystem. Therefore, the amount of toxic chemicals in the water will 
increase and this will pose adverse effect to human and also marine 
organism. Hence, the existence of zooplankton population is important 
to balance the marine ecosystem as well as to control the algal bloom. 
The data shown from the model presented enable us to have better 
understanding on the occurrence of HAB and the importance of 
population dynamic to prevent ecosystem imbalance. 
ACKNOWLEDGEMENT 
This work was financially supported by the Universiti Teknologi 
Malaysia under the Research University Grant and Ministry of Higher 
Education Malaysia through research grant of vot no. 4L854. 
REFERENCES 
[1] Windust, A. J., Wright, J. L. C., and McLachlan, J. L. 1996. The effects 
of the diarhetic shellfish poisoning toxins, okadaic acid and 
dinophysistoxin-1, on the growth of microalgae. Marine biology. 126(1): 
19-25. 
[2] Hulot, F. D., and Huisman, J. 2004. Allelopathic interactions between
phytoplankton species: the roles of heterotrophic bacteria and mixing 
intensity. Limnology and Oceanography. 49(4part2): 1424-1434.
[3] Lim, H. C., Leaw, C. P., Tan, T. H., Kon, N. F., Yek, L. H., Hii, K. S.,
Teng, S. T., Razali, R. M., Usup, G., Iwataki, M., and Lim, P. T. 2014. A 
bloom of Karlodinium australe (Gymnodiniales, Dinophyceae) 
associated with mass mortality of cage-cultured fishes in West Johor 
Strait, Malaysia. Harmful Algae. 40: 51-62. 
[4] Chakraborty, S., Roy, S., and Chattopadhyay, J. 2008. Nutrient-limited
toxin production and the dynamics of two phytoplankton in culture media: 
A mathematical model. Ecological modelling. 213(2): 191-201.
[5] Roy, S., and Chattopadhyay, J. 2007. Toxin-allelopathy among 
phytoplankton species prevents competitive exclusion. Journal of 
Biological Systems. 15(1): 73-93.
[6] Anderson, D. M., Kulis, D. M., Sullivan, J. J., and Hall, S. 1990. Analysis 
of a dengue fever transmission model. Toxicon. 28(8): 885-893.
[7] Boyer, G. L., Sullivan, J. J., Andersen, R. J., Harrison, P. J., and Taylor,
F. J. R. 1987. Effects of nutrient limitation on toxin production and
composition in the marine dinoflagellate Protogonyaulax tamarensis. 
Marine Biology. 96(1): 123-128.
[8] Hall, S. 1982. Toxins and toxicity of Protogonyaulax from the northeast 
Pacific. PhD thesis. University of Alaska Fairbanks. 
[9] McLachlan, J. L., Marr, J. C., ad Conlon-Keily, A., and Adamson, A. 
1994. Effects of nitrogen concentration and cold temperature on DSP-
toxin concentrations in the dinoflagellate Prorocentrum lima 
(prorocentrales, dinophyceae). Natural toxins. 2(5): 263-270.
[10] Sohet, K., Pereira, A., and Braekman, J. C., and Houvenaghel, G. 1995. 
Growth and toxicity of Prorocentrum lima (Ehrenberg) dodge in different 
culture media: Effect of humic acids and organic phosphorus. in: Lassus, 
P (Ed.). Harmful marine algal blooms: Proceedings of the Sixth
International Conference on toxic marine phytoplankton = Proliférations 
d'algues marines nuisibles: Sixiéme Conférence Internationale sur le 
phytoplancton toxique, October 18-22, 1993, Nantes, France. pp. 669-
674. 
[11] Johansson, N., and Graneli, E. 1999. Influence of different nutrient 
conditions on cell density, chemical composition and toxicity of
Prymnesium parvum (Haptophyta) in semi-continuous cultures. Journal
of Experimental Marine Biology and Ecology. 239(2): 243-258.
[12] Rehim, M., Zhang, Z., and Muhammadhaji, A. 2016. Mathematical 
analysis of a nutrient-plankton system with delay. SpringerPlus. 5(1): 
1055. 
[13] Chattopadhayay, J., Sarkar, R. R., and Mandal, S. 2002. Toxin-producing 
plankton may act as a biological control for planktonic blooms field study 
and mathematical modelling. Journal of Theoretical Biology. 215(3): 
333-344. 
[14] Das, K., and Ray, S. 2008. Effect of delay on nutrient cycling in
phytoplankton-zooplankton interactions in estuarine system. Ecological 
Modelling. 215(1-3): 69-76.
[15] Dugdale, R. C. J. 1967. Nutrient limitation in the sea: Dynamics, 
identification, and significance. Limnology and Oceanography. 12(4): 
685-695. 
[16] Franks, P. J. S. 2002. NPZ models of plankton dynamics: Their
construction, coupling to physics and application. Journal of
Oceanography. 58(2): 379-387.
[17] Teen, L. P., Pin, L. C., Gires, U. 2012. Harmful algal blooms in Malaysian 
waters. Sains Malaysiana. 41(12):1509-1515.
[18] Fan, A., Han, P., and Wang, K. 2013. Global dynamics of a nutrient-
plankton system in the water ecosystem. Applied Mathematics and 
Computation. 219(15): 8269-8276.
[19] Chakraborty, K., and Dasb, K. 2015. Modeling and analysis of a two-
zooplankton one phytoplankton system in the presence of toxicity. 
Applied Mathematical Modelling. 39(3-4): 1241-1265.
[20] Khare, S., Dhar, J., and Misra, O. P. 2010. Role of toxin-producing 
phytoplankton on a plankton ecosystem. Nonlinear Analysis: Hybrid 
Systems. 4(3): 496-502.
[21] Chatterjee, A., Pal, S., and Chatterjee, S. 2011. Bottom up and top down 
effect on toxin-producing phytoplankton and its consequence on the 
formation of plankton bloom. Applied Mathematics and Computation. 
218(7): 3387-3398. 
